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Abstract

We prove asymptotic results for 2-dimensional random matching problems. In
particular, we obtain the leading term in the asymptotic expansion of the expected
quadratic transportation cost for empirical measures of two samples of independent
uniform random variables in the square. Our technique is based on a rigorous
formulation of the challenging PDE ansatz by S. Caracciolo et al. (Phys. Rev. E,
90 012118, 2014) that linearize the Monge-Ampeére equation.
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1 Introduction

Optimal matching problems are random variational problems widely investigated in
the mathematical and physical literature. Many variants are possible, for instance the
monopartite problem, dealing with the optimal coupling of an even number n of i.i.d.
points X;, the grid matching problem, where one looks for the optimal matching of an
empirical measure ), %5 x; to a deterministic and “equally spaced” grid, the closely
related problem of optimal matching to the common law m of X; and the bipartite
problem, dealing with the optimal matching of >, %5)(1. to >, %5)(1., with (X;,Y;) i.i.d.
See the monographs [Y98] and [T14] for many more informations on this subject. In
addition to these problems, one may study the optimal assignment problem, [C04],
where the optimization involves also the weights of the Dirac masses dx, and the closely
related problem of transporting Lebesgue measure to a Poisson point process [HS13],
which involves in the limit measures with infinite mass.

In this paper we focus on two of these problems, namely optimal matching to the
reference measure and the bipartite problem. Denoting by D the d-dimensional domain
and by m € Z(D) the law of the points X;, Y;, the problem is to estimate the rate of
convergence to 0 of

s (Spoen)]. ef(Eimfin)] o

where p € [1,00) is the power occurring in the transportation cost ¢ = dP (also the
case p = oo is considered in the literature, see for instance [SY91] and the references
therein), finding tight upper and lower bounds and, possibly, proving existence of the
limit of the renormalized quantities as n — oo.

When m is the uniform measure, the typical distance between points is expected
to be of order n=1/4, and therefore it is natural to guess that the quantities Cnp,d
introduced in (1.1) behave as n~?/¢ Indeed, e.g. when D = (0,1)% and m is the
uniform measure, the 1-Lipschitz test function ¢(z) = min;|z — X;| easily provides the
deterministic estimate W,(3; 1dx,,m) > Wi (X, 10x,,m) > c(d)n"Y/4. However, it
is by now well known that the scaling n=?/% is correct for d > 3, while it is false for
d =1 and d = 2. Despite plenty of heuristic arguments and numerical results, these are
(as far as we know) the main results that have been rigorously proved (we focus here
on the model case when m is the uniform measure and we do not distinguish between
optimal matching to m and bipartite), denoting a,, ~ b, if limsup,, a, /b, < oo and
lim sup,, b, /a,, < oo:

e when D = [0,1] or D = T, then Cnp1/n P~ nP/? and, when p = 2, lim Nenp.2.1
n—oo

can be explicitly computed, see [CS14];
e when D = [0,1]2, then ¢, 2/n7P/? ~ (logn)P/2, see [AKTS84];

e when D = [0,1]? with d > 3, then ¢, 14/n" "% ~ 1 and the limit exists [BM02],
[DY95], for p € [1,d/2) one has ¢, q/n /% ~ 1 and the limit exists [BB13], it
is not known whether the limit exists for p € [d/2,00). In the more recent paper
[FG15] also non-asymptotic upper bounds have been provided.



In the case d = 2, the convergence of (log n)*p/20n7p72/n*p/2 as n — oo and the char-
acterization of the limit are still open problems, particularly in the case p = 1 [T14,
Research problem 4.3.3].

Our interest in this subject has been motivated by the recent work [CLPS14] where,
on the basis of an ansatz, very specific predictions on the expansion of

"1 "1
n"P/eR [Wg (Z —5XZ.,Z—5YZ.>‘|
i=1 n i=1 n

have been made on T¢, for all ranges of dimensions d and powers p. See also [CS15] for
the analysis of correlations. In brief, the ansatz of [CLPS14] is based on a linearisation
(pi ~ 1 in C! topology, ¥ ~ f + %MQ in C? topology) of the Monge-Ampére equation

P1 (V¢)detv27/) = P0,

(which describes the optimal transport map 7' = V1 from the measures having proba-
bility densities pg to p1) leading to Poisson’s equation —Af = p; — po.

This ansatz is very appealing, but on the mathematical side it poses several chal-
lenges, because the energies involved are infinite for d > 2 (the measures being Dirac
masses), because this procedure does not provide an exact matching between the mea-
sures (due to the linearisation) and because the necessity of giving lower bounds persists,
as matchings provide only upper bounds. While we are still very far from justifying
rigorously all predictions of [CLPS14], see also Section 6 for a discussion on this topic,
we have been able to use this idea to prove existence of the limit and compute explicitly
it in the case p = d = 2, in agreement with [CLPS14]:

Theorem 1.1 (Main result). Assume that either D = [0,1]? or that D is a compact
2-dimensional Riemannian manifold with no boundary and set u"™ = >; %5)(1., V"=
> %51/“ being X;, Y; i.4.d. with law mp = m/m(D). Then,

nh—>Héo logn E {Wg(u",m[))} - m(D)' (1.2)

In the bipartite case, if either D = [0,1]2 or D = T2, one has

lim
n—o0 logn

E [WE(u", ") = % (1.3)

Finally, in the case D = [0,1], if T*" denotes the optimal transport map from m to

u', one has

n

lim
n—o0 logn

/D BT (2) — ]| dm(z) = 0. (1.4)

By the invariance of the statements under rescaling of the measure, we always
assume in the following that m(D) = 1. Using the spectral gap, standard results
related to the phenomenon of concentration of measure (see [GMS83], [L01], [BL16])
also yield that the random variables n(logn) ' W2(u", m) converge in law to the Dirac
mass at 1/(47), more precisely (1.2) and exponential concentration yield

lim E [F (ng(m,m))] —F (ﬁ) (1.5)

n— 00 logn



for any F': R — R continuous and with linear growth. See Remark 4.7 for more precise
results, whose proof can also be adapted to cover the bipartite case.

In our proof the geometry of the domain D enters only through the (asymptotic)
properties of the spectrum of the Laplacian with homogeneous Neumann boundary
conditions; for this reason we are able to cover also abstract manifolds, as the two-
dimensional sphere or the two-dimensional nonflat torus embedded in R3. Even though
in dimension d = 1 (but mostly for the case D = [0,1]) a much more detailed anal-
ysis can be made, see Remark 4.2 and [BL16] for much more on the subject, we in-
clude proofs and statements of the 1-d case, to illustrate the flexibility of our synthetic
method.

Let us give some heuristic ideas on the strategy of proof, starting from the upper
bound. In order to obtain finite energy solutions to Poisson’s equation we study the
regularized PDE

— Aft = (u™ - 1) (1.6)

where ™! is the density of P}(u"™ —m) and P/ is the heat semigroup with Neumann
boundary conditions, acting on measures. Then, choosing ¢t = yn~! log n with v small,
we have a small error in the estimation from above of ¢, 2 2 if we replace u" by its regu-
larization P;*u™. Eventually, we use Dacorogna-Moser’s technique (see Proposition 2.3)
to provide an exact coupling between P/ u" and m, leading to an estimate of the form

1 1
W2(P; ™ </(/ —d) w2 dm.
5 (Prptm) < p\Jo (1—s) + sunt s |IVf™" dm

To conclude, we have to estimate very carefully how much the factor in front of |V f "7t|2
differs from 1; this requires in particular higher integrability estimates on |V f™¢|.
Let us consider now the lower bound. The duality formula

1
SWE (1, v) = sup —/ ¢du+/ v
2 $(2)+(y)<d?(z,y)/2  JD D

is the standard way to provide lower bounds on Ws; given ¢, the best possible ¢ = Q1¢
compatible with the constraint is given by the Hopf-Lax formula (2.2). Choosing again
¢ = f™! as in the ansatz, we are led to estimate carefully

%/‘an,t‘z_ (_/Df”’tu"’tdm—i-/DQlfn’tdm)

in events of the form {supp|u™t — 1] < n} (whose probabilities tend to 1). We do this
using Laplacian estimates and the viscosity approximation of the Hopf-Lax semigroup
provided by the Hopf-Cole transform; in these estimates, lower bound on the Ricci
curvature play an important role.

In the bipartite case, the result can be obtained from the previous ones playing with
independence. Heuristically, the random “vectors” pointing from m to u™ and from m
to v™ are independent, and since &?(D) is “Riemannian” on small scales when endowed
with the distance Wy, we obtain a factor 2, as in the identity E[(X — Y)?] = 2 Var(X)
when X, Y are i.i.d. random variables. Interestingly, the rigorous proof of this fact
provides also the information (1.4) on the mean displacement as function of the position.



The paper is organized as follows. In Section 2 we first recall preliminary results on
the Wasserstein distance and the main tools (Dacorogna-Moser interpolation, duality,
Hopf-Lax semigroup) involved in the proof of the upper and lower bounds. Then, we
provide moment estimates for \/n(u™ —m).

In Section 3 we introduce the heat semigroup P; and, in a quantitative way, the
regularity properties of P; needed for our scheme to work. We also provide estimates
on the canonical regularization of the Hamilton-Jacobi equation provided by the Hopf-
Cole transform —o(log Pe™/ / 7). The most delicate part of our proof involves bounds
on the probability of the events

{sup\un’t(w) —1> 77} ;. n>0
zeD

which ensure that the probability of these events has a power like decay as n — oo
if t = yn~!logn, with v sufficiently large (this plays a role in the proof of the lower
bound). Finally, in light of the ansatz of [CLPS14], we provide a formula for

B[ [ v an) .

where f™! solves the random PDE (1.6), and prove convergence of the renormalized
quantity as n — oo, if t ~ n~!logn.

Section 4 provides the proof of our main result, together with Theorem 4.1 dealing
with the simpler case d = 1. We first deal with the optimal matching to m, and then
we deal with the bipartite case.

In Section 5 we recover the result found in [AKT84] as a consequence of our esti-
mates via a Lipschitz approximation argument.

Finally, Section 6 covers extensions to more general classes of domains and open
problems, pointing out some potential developments.

Acknowledgment. The first author warmly thanks S. Caracciolo for pointing out to
him the paper [CLPS14] and for several conversations on the subject. He also thanks
M. Ledoux for precious informations on the 1-dimensional matching problem and on
the usefulness, also in this problem, of the phenomenon of concentration of measure.

2 Notation and preliminary results

2.1 Wasserstein distance

Let (D, d) be a complete and separable metric space. We recall (see e.g. [AGS08]) that
the quadratic Wasserstein distance Wa(u, ) between Borel probability measures u, v
in D with finite quadratic moments is defined by

W2(p,v) = min {/DXDd(x,y)2 d¥(z,y) : ¥ € T'(u, V)} ,

where I'(u, v) is the class of transport plans (couplings in Probability) between p and
v, namely Borel probability measures ¥ in D x D having p and v as first and second



marginals, respectively. We say that a Borel map T' pushing p to v is optimal if

W) = [ (T().2) dula).

This means that the plan ¥ = (Id xT")xu induced by T is optimal.
The following duality formula will play a key role, both in the proof of the upper
and lower bound of the matching cost:

1

Wi = s~ [ odu+ [ Qodn (2.1)
¢€Lipy (D) D D

In (2.1) above, Lipy(D) stands for the class of bounded Lipschitz functions on D and,

for t > 0, Q¢ is provided by the Hopf-Lax formula

Quély) = inf o(x) + 5-d(w, ). (22

This formula also provides a semigroup if (X, d) is a length space, and Qi T ¢ as t | 0.
We recall a few basic properties of Q¢, whose proof is elementary: if ¢ € Lip,(D)
then inf ¢ < Q¢ < sup ¢ and (where Lip stands for the Lipschitz constant)

< 2[Lip(¢)}2 for all x € D.

[e.e]

Lip(Qi6) < 2Lip(9), H%Qﬂb(x)

In particular Lipy(D) is invariant under the action of Q;. For ¢ € Lip,(D), the key
property of Q:¢ is

d 1
&thb + §|VQt¢|2 <0 me-ae. in X, for all ¢ > 0, (2.3)

with equality if (D, d) is a length space (but we will only need the inequality). In (2.3),
|IVQ:é| is the metric slope of Q:¢, which corresponds to the norm of the gradient in
the Riemannian setting.

We recall that W3 is jointly convex, namely if ;15 € 2(D), t; >0, Y8 t; =1,

k k
= th‘,ui, V= thz
i=1 i=1
then
k
W3 (p,v) <D tiW3 (i, vi). (2.4)
i=1
This easily follows by the linear dependence w.r.t. ¥ in the cost function, and by the

linearity of the marginal constraint. More generally, the same argument shows that,
for a generic index set 1,

W3 ([ uide). [naew) < [ Win)de0) (2.5)

with u;, v; and © probability measures, under appropriate measurability assumptions
that are easily checked in all cases when we are going to apply this formula.

The following result is by now well known, we detail for the reader’s convenience
some steps of the proof from [AGS08] (see also [TU93] for more refined results).



Proposition 2.1 (Existence and stability of optimal maps). Let D C R? be a compact
set, p,v € P (D) with p absolutely continuous w.r.t. Lebesgue d-dimensional measure.
Then:

(a) there exists a unique optimal transport map T from p tov.
(b) if v — v weakly in P (D), then T)» — T}, in L?(D, p; D).

Proof. Statement (a) is a simple generalization of Brenier’s theorem, see for instance
[AGS08, Theorem 6.2.4] for a proof. The proof of statement (b) is typically obtained
by combining the stability w.r.t. weak convergence of the optimal plans v~ (Id xT}7)
(see [AGS08, Proposition 7.1.3]) with a general criterion (see [AGS08, Lemma 5.4.1])
which allows to deduce convergence in pu-measure of the maps 7Tj to 7' from the weak
convergence of the plans (Id xTj)xp to (Id XT') 4 p. O

2.2 Transport estimate

Assume in this section that D is a connected Riemannian manifold, possibly with bound-
ary, whose finite Riemannian volume measure is denoted by m, with d equal to the
Riemannian distance. The estimate from above on W2 provided by Proposition 2.3 be-
low is closely related to the Benamou-Brenier formula [BB00], [AGS08, Theorem 8.3.1],
which provides a representation of W3 in terms of the minimization of the action
fol fD|bt|2 dpe dt, among all solutions to the continuity equation %,ut + div(bue) = 0.
It is also related to the Dacorogna-Moser scheme, which provides constructively (under
suitable smoothness assumptions) a transport map between py = upm and g1 = uym
by solving the PDE

{Af—ul—uo in D, (2.6)

Vf-np=0 ondD

and then using the flow of the vector field b; = u; 'V f at time 1, with u; = (1—t)u1 +tuo,
to provide the map. We provide here the estimate without building explictly a coupling,
in the spirit of [K10] (see also, in an abstract setting [AMS15, Theorem 6.6]), using the
duality formula (2.1). This has the advantage to avoid smoothness issues and, moreover,
uses (2.6) only in the weak sense, namely

_ / (Ve V) dm — / S(ur —up)dm Vo € Lipy(D).
D D

Notice that uniqueness of f in (2.6) is obvious, up to additive constants. Existence
is guaranteed for u; € L?(m) with [, (u1 —up) dm = 0 under a spectral gap assumption,
thanks to the variational interpretation provided by Lax-Milgram theorem. Notice also
that with the choice by = u; IV f the continuity equation %ut + div(bsuy) = 0 holds,
in weak form.

We will also need this definition.

Definition 2.2 (Logarithmic mean). Given a,b > 0, we define the logarithmic mean

a—1>b 1 1 -1
Mabp)=—2"2 ([ — 45} .
(a,5) loga — logb (/0 (1—s)a+sb S)

This can be extended to a,b > 0 by continuity, so that M (a,0) = M(0,b) = M(0,0) =
0.



Proposition 2.3. Let ug,u; € L?(m) be probability densities with ug > 0 m-a.e. in X
and let f € HY2(D,m) be any solution to (2.6). Then

|Vf| VAR
W3 dmds = dm.
(uom, urm) / / (1 — s)ug + suq m p M( uo,ul) m

Proof. Let ¢ € Lip,(D), set us = (1 — s)up + su; and notice that us > 0 m-a.e. in X
for all s € [0,1). We interpolate, then use Leibniz’s rule and (2.3) to get

1
/D(U1Q1¢_uo¢)dm:/0 %/Dusttbdmds
1 d
:/O /Dungsqu(m—U(J)Q@dmdS
1 1 9
< [ [ ~3IVQuoPu. — (V£,9Qu) dmas
Lt VP
§§/0 D Ug d

Since ¢ is arbitrary, the statement follows from the duality formula (2.1). O

2.3 Bounds for moments and tails

In this subsection (D,d) is a complete and separable metric space equipped with a
Borel probability measure m. We assume diam D < oo.

For n € N, let Xy,...,X,, be independent and uniformly distributed random
variables in D, whose common law is m. Let u" = 111 1 0x, be the random empir-
ical measure. We define the measures " = /n(u™ — m) where we use the natural
scaling provided by the central limit theorem. Our goal is to derive upper bounds
for the exponential moments exp(\ [, f dr™) and, as a consequence, tail estimates for
Jp fdr™, related to classical concentration inequalities (Bernstein inequality), see e.g.
[T14, Lemma 4.3.4]. For the reader’s convenience, we provide a complete proof in the
form that we need for our purposes.

Definition 2.4. For k € N and f € Cy(D), define the k-moments [ -], by

11t = [ (1@~ [ sam) amiz)

[ =7 = [ 7am

Notice that [f], = 1, [f], = 0, [f]o < IIfll, and |[fI§13| < [/I31/1%,- Moreover,

[[]]3 is a quadratic form, therefore we introduce also the associated bilinear form

malf.9) = [ (@) [ ram) (g@) - [ gam)amo)

Analogously, we consider also the following quantity

malf.g) = [ (@) [ fdm)2<g(fﬂ)— / gdm)zdmm,

so that my(f, f) = [[f]]j

and

Lo (m)



Lemma 2.5 (Moment generating function). Let f € Cy(D) and A € R. Then

o (1 00) [ = { oo [ e (100 [ m) Jamicr )

TS
<1+Z kl££y§> :

As a consequence

E [exp ()\/Dfdr")] < exp [)\2[[;]]3 exp (‘)\’\[[/J;_POO)] . (2.7)

Proof. Tt is sufficient to show the result for A = 1. The general statement then follows
by taking Af in place of f. By the definition of empirical measure we have

Bfow ([ rarm)| = o %ifx i fdm)]
. _exp< = {r- fdm}ﬂ
xle (o [
LS f o) o)

- -

?T‘|p—l

The equality above gives
[Eall s\
E[exp(/Dfdr )} {1+Zk' "/ 1—1—2 (T 2) /o

_{ ”fHQZMk/Q} {H[[f]]zexp(ﬂcﬂﬁm)}

[[J;]]z exp ([[J\j]ﬁ )] . O

< exp
Lemma 2.6. Let f,g € Cy(D). Then

()] =u s[(f o) ([ =misn s

and

K/ d d?”) (f,o0") ] :nT_l[[[f]]g[[g]]§+2mz(f,g)2}+%m4(f,g)

A GHOR




Proof. Since

o (3 rarr)] = 3 25 [( ] o) ],

it is sufficient to compute the second and fourth derivatives with respect to A at A =0
in the expression for E [exp (A [, f dr™)] provided by Lemma 2.5 to obtain, respectively,
the first identity in (2.8) and

E [(/Dfdr"ﬂ T

n

The remaining two identities follow by polarization. O
For ¢, > 0, define the function

2
F(c,n) =supg An — X exp(cA) p > 0. (2.9)
A>0 2

Notice that F(c,n) is decreasing in ¢, increasing in 1 and that the formula

N o Y)? :
cF(e,m) =sup{ cAn — c—exp(e\) p = sup { X'n — —— exp(\)
A>0 2 N>0 2c

shows that c¢F'(¢,n) is increasing in ¢. We will use the function F' to estimate the tails

of [ fdr™.

Lemma 2.7 (Tail bound). Let X be a real random variable such that, for some cy,co >
0,

)\2
Elexp(AX)] < exp [% exp(\A]cz)l VA eR.

Then for every n > 0 we have

1
P(|X| > n) < 2exp [——F (6—277)} .
1 \c
Proof. We have P(|X| >n) <P(X >n)+P(X < —n). For the first term and A > 0
P(X > n) =P(exp(AX) > exp(An))

)\261
< E[exp(AX)] exp(=An) < exp | —

exp(Acg) — )\n] .

Hence

P(X > n) < exp | inf Na (Aca) = A | | = exp | - imf L (Ac_z)_A
=GP Ty P O €1 x>0 9 P c1 T

For the other term, we use the fact that P(X < —n) = P(—X > 7) and —X satisfies
the same hypothesis. O

10



3 Heat semigroup

In this section we add more structure to D, assuming that (D,d) is a connected Rie-
mannian manifold (possibly with boundary) endowed with the Riemannian distance,
and that D has finite diameter and volume. Then, we can and will normalize (D,d)
in such a way that the volume is unitary, and let m be the volume measure of (D,d).
The typical examples we have in mind are the flat d-dimensional torus T and the
d-dimensional cube [0, 1]¢, see also Section 6 for more general setups.

We denote by P; the heat semigroup associated to (D,d, m), with Neumann bound-
ary conditions. In one of the many equivalent representations, it can be viewed as
the L?(m) gradient flow of the Dirichlet energy % [,|V f |?dm. Standard results (see
for instance [W14]) ensure that P, is a Markov semigroup, so that it is a contraction
semigroup in all LP N L?(m) spaces, 1 < p < oo; thanks to this property it has a
unique extension to all LP(m) spaces even when p € [1,2). Moreover, the finiteness of
volume and boundary conditions ensure that P; is mass-preserving, i.e. t — [, P;f dm
is constant in [0, 00) for all f € L'(m) and thus it can be viewed as an operator in the
class of probability densities (which correspond to the measures absolutely continuous
w.r.t. m). More generally, we can use the Feller property (i.e. that P, maps Cy(D) into
Cy(D)) to define the adjoint semigroup P;* on the class M of Borel measures in D with

finite total variation by
/ fdPt*,u:/ Pfdu
D D

and to regularize with the aid of P} singular measures to absolutely continuous mea-
sures, under appropriate additional assumptions on P;. Since P; is selfadjoint, the
operator P can also be viewed as the extension of P; from L!(m) to M.

We denote by py(x,y) the transition probabilities of the semigroup, characterized
by the formula

Pif(@) = [ pe.w) ) dm(y).

so that
P}z, = pi(xo, - )m for all zy € D, ¢t > 0.

We denote by A the infinitesimal generator of P, namely the extension of the
Laplace-Beltrami operator on D. Besides the “qualitative” properties of P, mentioned
above, our proof depends on several quantitative estimates related to P;.

Quantitative estimates on P;. We assume throughout the validity of the following
properties: there are positive constants d, Csg, Cyc, Cge, Crt, Car and K such that

SG) spectral gap: ||P,f|, < e~ %t||f]|, for any f with [, fdm =0,

GE

(SG)
(UC) ultracontractivity: |p¢(z,y) — 1| < Cuct~%? for all z,y € D,
) gradient estimate: Lip(py(x, -)) < Cget~(4T1/2,

)

(
(RT) Riesz transform bound:

4
[ vrtam <6 [ [=a2] am,
D D

11



(DR) dispersion rate: [, d*(z,y)pi(z,y) dm(y) < Cat,
(GC) gradient contractivity: |VP.f| < eXtR|Vf].

In the sequel, since many parameters and constants will be involved, in some state-
ments we call a constant geometric if it depends only on D through Css, Cyc, Cge, Crt,
Cq4r and K. The validity of these properties on a wide class of compact Riemannian
manifolds is known, we refer e.g. to the monograph [W14], chapter 1, for a detailed
discussion of the case where D has no boundary, and chapter 2 for that with (convex)
boundary. Here we notice that (SG) is equivalent to a Poincaré inequality, (GC) en-
codes a lower bound on Ricci curvature, (RT) holds if the Ricci curvature is bounded
from below [B87], while (UC) is related to Sobolev inequalities and (DR) follows from
an upper bound on the Laplacian of the distance squared from any fixed point. Prop-
erty (GE) is in fact a consequence of the others, see (3.4). Let us draw now some easy
consequences of these assumptions.

Spectral gap implies that for f € L?(D,m) with Af € L?(D,m) we have the
representation

fa) = [ ram [TRAp@) L (3.1)

Ultracontractivity entails that P, : L' — L continuously for ¢t > 0, because

P ()] < \ /D pe(z, ) f () dm(y) — /D ) dm<y>y 11l < (Cuct™ 2 + D).

Hence, by interpolation P; : LP — L4 for any 1 < p < ¢ < oo with norms bounded from
above by geometric constants. If p = 1, by approximation we also get P/ : M — L9
continuously for 1 < ¢ < co. Notice also that

(o1 )13 < [iC- 9} < Cuct ™2 (32
because
)13 = [ () = 1) dm@) = [ puCe,w) ((a9) = 1) dm(a)
< [ e [ e ) dm(@) = [ouC- )] < Cuct ™2

Writing 4 = [ 0, du(x) and (DR) in the form W3 (P;d,,6,) < Cat, from the joint
convexity of W2 (2.5) we obtain

W3 (P, i) < Cart.

By duality, see [K10], the gradient contractivity property leads to contractivity w.r.t.
W5 distance
W3 (P, Pv) < X'W3 (u, v).

Moreover, it implies that for some geometric constant C' we have

IV flloo < ClIAF o (3-3)
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for every f € L?(D,m) with Af € L°°(D, m). In fact, from Bakry’s work (see [BGL14]
and [W11]), it is known that (GC) gives the reverse Poincaré inequality

K K
2 2 2 2
|VPg|” < oKt 1 [Pt(g ) — (Pg) } < mﬂguw

hence the bound ||V Pgll,. < ct=/2||g|, for t € (0,1] and some geometric constant
c. Using the representation formula (3.1) and the previous estimate with ¢ = Af and
g = P,_1Af we obtain (3.3) as

0 2 o
VSl < [TIVAASldt = [IVRAL | dt+ [T IVA(PAAD] dt

2 0
<c (I8l [ €2t [P [T IRl de)

<o (m P e [ €702 dt) IAf] .
2

Using the same bound, we also have, for x € D, t € (0, 1],
Lip(pe(x, -)) = |VE/ 6l < e(t/2)7? |1 P(6: = m)|l o < eCue(t/2)" D2, (3.4)

which actually shows that (GE) above is a consequence of (SG), (UC) and (GC) (for
t > 1, one uses (SG) to obtain even exponential decay).

In the following lemma we collect some further consequences of the gradient con-
tractivity.

Lemma 3.1. For every s > 0 and g € Cy(D) one has
ming < —log (Pe?) <maxg, hence ||—log (Pe )l < ol (35)
IV 10g (Pye™) oo < € I Vgllc. (3.6)

Proof. Write G = e 9. Inequality (3.5) follows from the fact that Ps is Markov and
the inequalities e~ ™29 < G < e~ ™19, In order to prove (3.6) we use (GC) to get

_g _ _g -
N S ([ e -

log (P,e 9
v og( s¢ )| Pe=9 — Pse=9 -

Lemma 3.2 (Viscous Hamilton-Jacobi). Assume that D is a compact Riemannian
manifold without boundary. Let o >0, f € C(D), and define, for t > 0,

¢f = —olog (P(Ut)/Qe_f/U) .
Then ¢7 € C([0,400) x D) N C*((0,400) x D) solves

o2
007 =~ 0L 4 TGy in (0.400) x D,

o =1f in D.

13



Moreover

minf < ¢f <maxf.  167lla < Il (38)
1967l < 5 IV Sl (39)

.. N 62K7t -1 9
1A67) o < AT o + ISR, (3.10)

d 2 _

50 - o) < L Tpapt - SR v, e
/ (68 — 67) dm < el ANF It 3@X DIV, / VP g (3.12)

D - D 2

Proof. The smoothness of ¢f for positive times follows by the chain rule and standard
(linear) parabolic theory. To check that ¢7 solves (3.7), it is sufficient to compare

0’2 AP(Ut)/Qeff/U

ooy = Y Ployype 177

with the terms arising from the application of the diffusion chain rule

2
o - o _flo
§A¢t = —EAIOg (P(ot)/2e f/ )

02 APy pe 17 o ’

VP(O—t)/Qeif/U
2 P(Ut)/Qe_f/(’ 2

- (3.13)
Py 2617

1
=067 + 5|V,

=

Inequalities (3.8) and (3.9) follow in a straightforward way, respectively from (3.5)
and (3.6) of Lemma 3.1, with s = (ot)/2 and g = f/o.
To prove (3.10) we use Bochner’s inequality

MzgﬁszwF+mw&vmﬁ»
which encodes the bound from below on Ricci curvature, and, setting £ = A¢7, we get
Ouke < —KIVo[|” = (Y7, V&) + TA&G < K~ V%, = (Vo] VE) + ZA&
which, by the maximum principle (here we use that D has no boundary), leads to

(3.10).
To prove (3.11), let v € C*([0, 1], D), with v(0) = =, ¥(1) = y, and compute

67010) = (@47) (4(0) + ((V67) (20) 30
= —3IV67 GO + SA67 (1) + (VD) (1) 50) (319

1
FOF + S 1267 |-

< =
-2

14



Integrating over ¢ € (0,1) and using (3.10), we obtain

1 o o -
) - 96(2) < 5 [ HOPdE+ FIAN I+ T - DIV,

which yields (3.11) after we take the infimum with respect to ~.
To show (3.12), we notice first that

[ @ -snam=— [ [oraram
:%/OI/D\W?!Qdm—%/OI/DM?dm (3.15)
=2 [ [ vorkam

where the second term vanishes because D is without boundary. For ¢ € (0,1), one has

d d
G LvorPan= -2 [ (o) oram =2 [ (A6f) orof dm
= [ @ verP—o [ (a6 dm (3.16)

< (Ag) L, /D V672 dm.

Combining (3.15) and (3.16) and taking into account the estimate (3.10) on A¢?, in-
equality (3.12) follows by Gronwall’s inequality. O

Corollary 3.3 (Dual potential). Assume that D is a compact Riemannian manifold
without boundary. For every Lipschitz function f with ||(Af) < o0, there exists
g € Cy(D) such that

oo

2 _ 2
f@) + ) < Q[ (4 gam > —elen e v [ VT g,
2 D D 2
Proof. For ¢ > 0, consider the functions ¢° = ¢7 solving the initial value problem

(3.7) with f replaced by —f. Inequalities (3.5) and (3.6) entail that ¢° are uniformly
bounded in the space of Lipschitz functions: as o — 0, we can extract a subsequence
(¢°") pointwise converging to some bounded Lipschitz function g. Inequality (3.11)
gives in the limit the first inequality of the thesis, while (3.12) yields the second one,
by dominated convergence. O

Remark 3.4 (On the equality g = Q1(—f)). Recall that the theory of viscosity solutions
[CL83], [BCI7] is specifically designed to deal with equations, as the Hamilton-Jacobi
equations, for which the distributional point of view fails. This theory can be carried
out also on manifolds, see [F| for a nice presentation of this subject. Since one can
prove (using also apriori estimates on the time derivatives, arguing as in Corollary 3.3)
the existence of a function ¢, uniform limit of a subsequence of ¢7, since classical
solutions are viscosity solutions and since locally uniform limits of viscosity solutions
are viscosity solutions, the function ¢; is a viscosity solution to the HJ equation d,u +
%|Vu|2 = (0. Then, if the initial condition is —f, the uniqueness theory of first order

15



viscosity solutions applies, and gives that ¢, is precisely given by Q.(—f), as defined in
(2.2). Setting t = 1, this argument proves that actually the function g of Corollary 3.3
coincides with Q1(—f), and that there is full convergence as o — 0 (see also [C03] for a
proof of the convergence, in Euclidean spaces, based on the theory of large deviations).
We preferred a more elementary and self-contained presentation, because the weaker
statement g < Q1(—f) provided by the Corollary is sufficient for our purposes, and
because our argument works also in the more abstract setting described in Section 6
(in which neither large deviations nor theory of viscosity solutions are yet available),
emphasizing the role played by the lower Ricci curvature bounds.

3.1 Density fluctuation bounds

Recalling the notation p™ = 2 3% | y,, r" = /n(u"™ — m), we now define our regular-
ized empirical measures.

Definition 3.5 (Regularized empirical measures). For ¢ > 0 define
Mmt _ Pt* n’ ,rn,tm — Pt*T’n — \/ﬁ('un,t _ m)’

so that for ¢ > 0 one has
) = [ i) - D

The goal of this subsection is to collect apriori estimates on the deviation of r™!
from 0.

Lemma 3.6 (Pointwise bound). For y € D and n > 0 one has

ot n d/2
P (% > 77) < 2exp (— QtC'uc F(l,n)) , (3.17)

where F' is defined in (2.9).

Proof. Consider the random variable X = r™!(y)/\/n = [, pi(-,y)/v/ndr™. By (2.7)
with f = p;(:,y)/+/n we have

2 ) 2 '
Elexp(AX)] < exp [w exp <|)\|%)]

< A2 Cle Cuc
=~ €Xp 7 ntd/Q exXp |>\|W )

where in the second inequality we used (3.2). Then Lemma 2.7 with ¢; = c2 =
Cue/(nt%?) implies (3.17). O

Lemma 3.7 (Deterministic bound). With probability 1 one has

™ y) =G| 2Ck
\/ﬁ S t(d+1)/2d(y,z)
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Proof. Using (GE) and the fact that the total variation of the measures 7" is 2/n, we
get

A | [ (1) - o ) S
d|’l“n|(x) QCge

< d(y, z)/l)Lip(pt(5Ua ) n S @z

d(y, 2). O

We shall need another geometric function related to D.

Definition 3.8 (Minimal d-cover). In the sequel, for § > 0 we denote by Np(J) be
smallest cardinality of a d-net of D, namely a set whose closed J-neighbourhood contains
D.

Proposition 3.9 (Uniform bound, d = 1). Assume that ultracontractivity holds with
d = 1 and that Np(8) < max{1,Cpd~'} for all § > 0. Then there exists a constant
C = C(Cyge, Cp) with the following property: for alln € (0,1), ¢ € (0,1) and n~'n=2¢ <
t <4CxCp, we have

™ (y)] 1-
P | sup ———— > <Cexp(—yn 1
<yep N (=)

with v = (1, Cuc) and n > n(n,q, Cyc)-

Proof. We pick 6§ = ﬁt, so that, by Lemma 3.7, with probability 1 we have

™t (y) — r™(2)]

vn

Let T' be a minimal é-net. Then the condition ¢ < 4Cg.Cp implies Cpd~' > 1, hence

<

N3

for any y,z € D with d(y, z) < 0. (3.18)

IT| < Cpé~t =

4
Mt—l < 4CgeCDn2q-
n

From an application of Lemma 3.6 with 1/2 instead of n we get

p <p ‘7“"\’;@’ . g) < 9T exp (—”t1/2F<1,n/2>>

yeT n QCuC

1—q

n
§ SCgeCD exp <2q IOgTL — m

F(L,n/ 2))
< 8C’geC’D exp (_fynliq) )

where the last inequality holds with v = F(1,1/2)/(4n'/2Cy) and n > n(n, q, Cue),
absorbing the logarithm logn into the power n'~9. We conclude since

™ (y)] ™ty
P | sup >n| <P|{sup > — . O
(yED \/ﬁ yeT \/ﬁ 2
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Proposition 3.10 (Uniform bound, d = 2). Assume that ultracontractivity holds with
d =2 and that Np(§) < max{1,Cpd~2} for every § > 0. Then there exists a constant
C = C(Cqe,Cp) with the following property: for all n > 0 there exists v = (1, Cyc)

such that .
yeD \/ﬁ n

holds for (166’[)6’;6)1/3 >t>yn"tlogn and n > n(n, Cyc).

Proof. Given n > 0, we choose v in such a way that vF(1,1/2)/(2Cy) = 4. Then, we
define n(n, Cye) in such a way that ylogn > 17=%/3 for n > n(n, Cy).

We pick § = ﬁt‘g’/ 2 so that, by Lemma 3.7, with probability 1 we have (3.18).
Let T be a minimal §-net. Then the condition 3 < 16C’DC’§e implies Cpd—2 > 1,

160che

IT| < Cpé—2 = 3 <16CpCyn’®,

where we used also the inequality ¢ > yn~'logn > n=2/3 /n. From an application of
Lemma 3.6 with 1/2 instead of n we get

Pyl m ( nt )
3 = < —
P <Ztelp Jn > > 2|T | exp 2CuCF(l,n/Q)

F(1,n/2
< 3QCDC exp (3 logn — 7(2(’;,777/) log n) )
uc

Our choice of « then gives

nit _ 3¢ 02
P | sup ™ (y) > h < 2D e ]
vel  Vn 2 n

We now report some estimates on the logarithmic mean.

Lemma 3.11. For a,b > 0 and g > 0 we have

@b 20 < Mo p) < T LD
Proof. 1t is known that
Vab < M(a,b) < a+b (3.19)
The thesis follows by applying these inequalities to aq and b9. U

In the following lemma we estimate the logarithmic mean of the densities of p™¢
obtained by a further regularization, i.e. by adding to u™! a small multiple of m.

Lemma 3.12 (Integral bound). Define pu™%¢ = (1 — ¢)u™! + em and let u™H¢ = (1 —
c)u™t + ¢ be its probability density, with ¢ = c¢(n) € (0,1]. Ift¥? =t42(n) > yn"'logn
and nc(n) — 0o as n — 0o, then

lim E [/D (M(umte, 1)t - 1)2dm] -
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Proof. Fix x € D and n € (0,1). By Lemma 3.6 we have
P (jum'(z) =1 > ) < 2079,

where ¢ € (0,1) depends only on d, Cy., v and 1. In the event {|u™¢(x) — 1| > n},
using the first inequality in Lemma 3.11 we can estimate the squared difference with
the sum of squares to get

2
2 2 1 ube(z)? — 1 2
7t7 -1 i . _
(M(u" “(2),1) 1) = ¢ uvhe(x)d ( umbe(x) — 1 t2s q3ct +2

In the complementary event {|u™!(x) — 1| < n}, we have [u™"“(z) — 1] < (1 —c)p <7
and, expanding the squares and using both inequalities in (3.19), we get
1 4 1 4

2
7t7 71
(M@rte(@), 1) =1)" < we(m) w41 T STy T2y T

Therefore

2 2 1 4
El[ (Mmte, 1) —1)d ]<2—Q(7 2) L
[/D( (e, 1)t =1) dm| < 2n oo ) T e Y

hence the growth condition on ¢ gives
2 1 4
limsupE / Mu™t¢ 1)~ =1 dm]<———+1.
nﬁoop [D( ( ) ) T l-n 249
Letting n — 0 we obtain the result. O

3.2 Energy estimates

Retaining Definition 3.5 of ™! from the previous subsection, here we derive energy
bounds for the solutions to the following random PDE:

{ Afrt = pnot in D,

3.20
V" .np=0 ondD (3.20)

which are uniquely determined up to a (random) additive constant. As we will see
(particularly in Section 6), these estimates involve either the trace of A or sums indexed
by the spectrum o (A) (which contains {0} and, by the spectral gap assumption, satisfies
o(A) C (—oo, —Cszg] U {0}); it is understood that the eigenvalues in these sums are
counted with multiplicity.

We recall the so-called trace formula

/Dps(x z)dm(z) = > e (3.21)

Ae€o(A)

which follows easily by integration of the representation formula

ps(z,y) = Y ePux(@)ua(y),
A€o (A)

where {uy}reqs(a) is an L?(m) orthonormal basis of eigenvalues of A.
The following expansion (3.22) of the trace formula as s — 0 will be useful. In this
paper we will only use the leading term in (3.22).
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Proposition 3.13 (Expansion of the trace formula). Let D be a bounded Lipschitz
domain in R™ with unit volume. Then

/Dps(x,x) dm(z) = (4ms) =2 (1 + @%"_1(8D) + 0(\/§)> as s — 0. (3.22)

The same holds if D is a smooth, compact d-dimensional Riemannian manifold with a
smooth boundary (possibly empty).

Proof. The first statement is proved in [B93]. The second one, also with additional
terms in the expansion, in [MKS67]. O

Lemma 3.14 (Representation formula). Let f™! be the solution to (3.20). For all
t > 0 one has

U!Vf”tfdm} 2/ (/pQSmx)dm() )ds:— > ? (3.23)

Ao (A)\{0}

Proof. Using the representation formula g = — [; P;Agds with g = f™" we get f™' =
— J57 Psr™tds, so that

[vtam=— [ preaptan = | ( i Psr"’tds) Pt dm
D D D 0

oo o0
= / / Pyt dmds = / / PS/an’tPS/zr"’t dmds (3.24)
o Jp o Jp

= 2/ /(PS*T”)2 dmds.
t Jp

Now, notice that the symmetry and semigroup properties of the transition probabilities
give

//psxy dm(z) dm(y //ps:vypsy, z) dm(y) dm(z)
Z/Dp2s($a5'3) dm(z).

Hence, by Lemma 2.6 with f = ps(-,y) we can compute

B| [ (P dm| = [ B[ w)] dmiy) = [ E[( [ payarnte >)] dm(y)
—/[[ps ]2 dm(y) //psxy—l dm(z) dm(y)
:/D/Dps(x,y)Qdm(x)dm(y)—l:/ngs(x,a:)dm(x)—1.

By the trace formula (3.21), (3.23) follows. O

The following lemma basically applies only to 1-dimensional domains, in view of
the ultracontractivity assumption with d = 1.
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Lemma 3.15 (Energy estimate and convergence, d = 1). Let f™ be the solution to
(3.20). Ift =t(n) — 0 as n — oo, then

lim E | [ |V dm| = - ps(z,z)dm(z) — 1) ds = — Z l (3.25)
n—o0 D 0 D A

A€o (A)\{0}
If wltracontractivity holds with d = 1 we have also

2
limsup E l(/ |V 2 dm) ] < 00 (3.26)
n—00 D

and, in particular, the limit in (3.25) is finite.

Proof. The identities (3.25) follow by (3.23) by taking the limit as n — oco. If ultracon-
tractivity holds with d = 1, we show that the lim sup in (3.25) is finite by splitting the
integration in (¢,1) and (1, 00) in the identity

[/ IV 2 dm} —2/ // pe(z,y) — 1) dm(z) dm(y) ds, (3.27)

which is a by-product of the intermediate computations made in the proof of Lemma 3.14.
For s € (t,1) we estimate

[ [ o) =1 amie) dm(y) < Coes™2 [ [ fpu(ar,0) — 1] dm(e) dmy)
D JD D JD

SQCqu_l/z.
For s € (1,00) instead
// ps(a,y) — 1) dm(z) dm(y /HPS P65, — m)|2dm(y)
2D [ P76, = m) 3 dm(y) < 4P Rmpae 0,

In conclusion, for some geometric constant C', one has

1 o]
E[/ |Vf"¢|2dm] gc(/ 5*1/2ds+/ eQCSgsds),
D t 1

from which the finiteness of (3.25) readily follows.
To show (3.26), we start from (3.24) and estimate with the aid of Lemma 2.6

g P
—4 / / / / (P2 () (P (2))*] dm(y) dm(z) ds d’
<477 //(3[[195 DBl (2T

+ — [[ps( " y)]]i[[ps’( . Z)]]Z) dm(y)dm(z)dsds’

=3(2[" [ ﬂzdm<>ds)2+%(/ [ s am(s) as)
3(A > ) Yo7 [t olianwm as)

(A\{0}
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In order to show that the limsup of last integral is finite we split the integration in
(t,1) and (1,00). For s € (¢,1) we use

[ps ()]s < / (ps(z,y) — 1) dm(x) < Cles ™ / [ps(,y) — 1] dm(z) < 207572,
D D

For s € (1,00) instead

[os(- )13 < Cles ™ Ips (- 9)]5 < Ches™ [P (8 —m)|3 < Cree >V PY (6, —m)]3.

Putting these estimates together,
o
/ [ps(-,9)]3 ds < \/’Cg/z/ 5734 ds + O || P} (3 — m)HQ/ e Gl ds,
1

which is bounded, uniformly in y and ¢, because || P (0, —m)||y < 2|/ P || pq_ p2- O

Lemma 3.16 (Renormalized energy estimate and convergence, d = 2). Assume that
ultracontractivity holds with d = 2. Let f™' be the solution to (3.20). Ift =t(n) — 0
asn — oo and t > C/n for some C > 0, then

1irrln_>S£p 0o gt {/ vt dm} < 0. (3.28)

In particular
li nt|2q 3.29
i gy ® L 77 F ] <o o2

Moreover, under the assumptions on D of Proposition 3.13, one has

1
li V) =—. :
lim \logtl [/ V™ dm} g (3.30)

Proof. We will prove first (3.29) as an intermediate step in the proof of (3.28), starting
from the representation formula (3.27). For s € (¢,1) we estimate

/ / (ps(w,y) — 1) dm(z) dm(y) < Cues™" / / Ips(, ) — 1| dm(z) dm(y) < 2Cues
D JD D JD

For s € (1,00) instead

[ [ sty = 1) dmia) am(y) = [ |11 P8, = m) [ dm(y)

< 200D [R5, — m) dmy) < 41 A e 20,

In conclusion, for some geometric constant C', one has

[/ |Vf”t|2dm} <c(/ 1ds+/ 2ng5ds) < C(logt] + 1),

from which (3.29) readily follows.
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In order to prove (3.30), we notice that the estimates given in the proof of (3.29)

show that
1
—E/V"’”d] /(/ s(z,z)dm )ds
llog t| [D‘ ™ \logt] p2s () =

is infinitesimal as n — co. Combining this information with (3.22) of Proposition 3.13,
we obtain (3.30).
To deal with (3.28), we introduce the Paley-Littlewood function

sw = ([~ org* ) "

Using the Riesz transform bound and the fundamental theorem [S70] [|g||} < c,[|S (g5
for any p € (1,00) and g with [, gdm = 0, we obtain

Jvrtam<c, [ ](—A)”Qf"’trdm < Crer [ 8 ((=2)72m) " dm
D D
=C, 04/ / / a Py (—A)Y2fm t) (aS,PS,(_A)l/Qf"vt)Qdmds ds’.

Using the fact that 0;P, = AP, and that the operators A, P; and (—A)l/ 2 commute
we have

O Pr(—A) 21 = (— ) 2P,

so that
/ IVt tdm < C 64/ / / —sA)V/2pr i )2 (( A)1/2P/+tr ) dmdsds’.
For y € D fixed, consider the operators

@) = ((=58)2Plyn) @) = [ Klla,y) duta)

and notice that

[ Kifw.y) dm(z) = Tim(y) = 0.

D

In addition, since T? : L?(m) — L%(m) is self-adjoint, the kernel K! is symmetric and
T50:(y) = Ky(x,y) = K(y, ). (3.31)

Taking the expectation of the integrand,

| ((-s8)2P2 ") () (-5 8) V2P rm) ()] = B (@) 2) (2 (w)

) l(/D Kt(z,y) dr”(m))2 (/D Ky(',y) dr”(x’)ﬂ
n—1

O BIKL G +  IREC ) BIRG o)l
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Integrating in s and s’ we obtain
2 2
A A [(CN R ) W (- A)“?P*Hr") ()] asas

(o) 2 ([ )

Since (P;)i>0 is a bounded analytic semigroup, complex interpolation yields that, for
p € (1,00), (—TA)1/2P7/2 : LP — [P is continuous with norms uniformly bounded for
7 >0 [Y80, Sections X.10-11], hence we have the estimate

[l = 150yl = 1T5(8y = m)l,
- H(—sA)1/2ps/2Pj/2+t(5y — m)Hp
< Cpl| Pgya44(0y —m)],,

where in the first equality we used (3.31). We consider

LI s < €y [T 1P a6, — w2 ds =26, [T P06, ~ m)|2ds.

Now we split the integrals for s € (¢,2) and s € (2,00). In the former interval we use
the estimate

122 (8, — m)], = ( [ bl - 1‘pdm(x))1/p

1/p
< ([ (s sty ~ 1] dm(a))
< 2/PCe=1/pg=(p=1)/p,
In the latter interval we use the estimate
1256y — m)[|,, = [ PLPs—2) Py’ (6y —m)]l,,

< HPlHLQALPe_ng NP6, — m)l

<P gy o | P s poe” 67216, —ml

< 26" | Pl oy 1| PY | gy €™

Putting these estimates together, in the case p = 2 we have,

00 2 00
/ |15 (6y — m)HIQ, ds < C (/ s71ds +/ e~ 2Cses ds) < C(|logt| +1)
t t 2

for some geometric constant C. In the case p = 4 we have also

o " 2 B 0o B s 1
s mlan s 0 ([ ans [Teean) <0 Ze).
This yields
</ [KL(- ,yﬂ2d8> 1(/ [K!(- ]]4ds)
n

<ol (logt) —i—C(?—i-l).




In conclusion

| [0 o] e < g (o) + § 1) amG)

n 1
< 1
<ofis (ogt%t <1ogt>2]

is uniformly bounded as n — oo by the assumptions on t = t(n). O

4 Proof of the main result

In this section we prove Theorem 1.1. In the proof of the upper bound we need only to
assume the regularizing properties of F; listed in Section 3; in particular this inequality
covers also the case D = [0, 1]? and compact 2-dimensional Riemannian manifolds with
smooth boundary. In the proof of the lower bound we need also to assume that D has
no boundary; by a comparison argument, since the distance in T? is smaller than the
distance in [0, 1]%, we recover also the lower bound for D = [0,1]2.

We include also the 1-dimensional case (whose proofs are a bit simpler), which
covers the case of the interval and the case of the circle. For brevity we state the result
only in the Riemannian case, but the strength of this method relies in the fact that it
can be extended to more general 1-dimensional spaces (see also Section 6).

Theorem 4.1. Assume that either D = [0,1] or D = T'. Then

Jm B WG] == S S
A€o (A)\{0}

In particular, from Euler’s formula 7% = 6> k>1 k=2, the limit equals 1/6 for D = [0, 1]
and 1/12 for D = T*.

Remark 4.2. In the case D = [0,1] and m = Z'L D we can explicitly compute
nE[WZ (™, m)] and n E[WZ(u™,v™)] as follows (and in particular, the former is identi-
cally equal to 1/6). For any fixed n € N, let X (k) and Y(y) denote the order statistics
of the random variables (X;)7_; and (Y;)iL;. It is well known that X;) and Y{; are
distributed according to the beta distribution Xy ~ Y3y ~ B(k,n +1 — k).

The optimal map is given by the monotone rearrangement of the mass, therefore

E [W3(u",m)] = lz/m ) — 1) dt] Z/k/n E[(X(x) — t)°]dt

1)/n

n k/n
=3 (Var(X) + (E[X (] — 1)?) dt
=1’ (k— 1)/n
:Z/ [ Bt Dk +t2}dt
= Jk-1)/m n+2)(n+1) n+1
_i (k+ 1k 2k -1k  3k*-3k+1| 1
_kzl (n+2)(n+1n (n+1)n? 3n3 - 6n
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Similarly, in the bipartite case we have

E Wi, v")| =E l% (X — Y(k))zl = % > (EIXG)] - ELXG))
k=1 k=1
2% 28 k(n+1-k) 1
= 2 Varw) = 0 TRy T Sm D)

4.1 Upper bound

Theorem 4.3 (Upper bound, d = 1). Assume that ultracontractivity holds with d = 1.

Then 1
limsupnE [W;(u",m)} < - Z —.

e Aea(A)\{0}
Proof. Fix q € (1/2,1), n € (0,1) and let t = t(n) = n=24. For n € (0,1) consider the
event .
™ (y)]
Ay =A,, =< sup——= < )
K "’ {yeg \/ﬁ 7

By Proposition 3.9, since W3 (u™, m) < (diam D)?, for n large enough we have

n B [WE (" m)| = n B [WE (" m)xa, |+ [WE (", m)xag]
<nE [Wg(u",m)XAn} + C(diam D)?n exp (—'ynl_q)
with C' = C(Cp, Cge) and v = (1, Cyc) > 0.

Using the Young inequality for products with a > 0 and W3 (u", u™?) < Cqit we
have

< (Wa(u™t, m) + Wa(u", ™))
< 1+ a)W3 (™ m) + (1+a " YWs(u™, u™")
<1+ a)W3(E™ m)+ (1+a ")Cat.

Therefore, since nt — 0, it is sufficient to estimate

limsupnE [W;(,u"’t, m)XAn} .

n—oo

To this end, we apply Proposition 2.3 with ug = u™! and u; = 1. Since f™! solves
(3.20) from Proposition 2.3 we get

1 n,t|2
w2t my < L [ L g

~nJp M(umt1)
In the event A, we have ™' > 1 — 7 in D, hence the first inequality in (3.19) gives

1 1 1
< < .
Mu™t, 1) = Jynt — /1T—n
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The previous two inequalities and Lemma 3.15 give

PN 2/, nt n,t|2
11nm:ogan[Wz(M ,m)XA,,}SJgrolo\/T UDIVf Idm]

__ 1
- VT @i N
In conclusion we have
lirrlnﬁsotépnIE [Wg(,u", m)} < — \}% 1
A€o (A)\{0}
and we obtain the thesis by letting first @« — 0 and then 1 — 0. U

Theorem 4.4 (Upper bound, d = 2). Assume that ultracontractivity holds with d = 2
and that D is as in Proposition 3.13. Then

lim sup
n—oo 10g

E [W3(u",m)] < ﬁ-
Proof. Fix v > 0 and let t(n) = ¢(n) = yn~'logn. Let us set
,u"’t’c =(1- c),u"’t + cm, umhe = (1- c)u"’t +c
as in Lemma 3.12. From the joint convexity of W2 (see (2.4)) we immediately get

W3 (u™*, ) < (diam D)%c

Using the Young inequality for products with a > 0 and W (u", u™') < Cyit, we have

W3 (p",m) < (Wa(p™b¢,m) + Wa(p™, u™") +Wz( 2 ptey)?
< (14 W3 (™ m) +2(1 4+ o 1) [W3 (u", u™") + Wa (™", h)]
< (14 @)WE (e, m) +2(1 +a—1>[cdrt+ (diam D)2,

We start by estimating the contribution of the first term.
To this end we apply Proposition 2.3 with ug = ™€ and u; = 1. Recalling that ™!
solves the PDE A ! = \/n(u™!—1) with homogeneous Neumann boundary conditions,

we get
A(l B C)

\/ﬁ fn,t — (un,t,c _ 1),

hence Proposition 2.3 gives

S A\ A R B A
n p M(u™te 1) ~nJp M(ute 1)

W3 (™ m) < dm.  (4.1)

Adding and subtracting |V f™*|* to the integrand we obtain
|Cfn’t|2 [/ £)2 ] [/ £)2 t -1 }
E ————dm| =E V™ dm E V™ M(u™"¢, 1 —1)dm
l D M(umte, 1) D| ™ + D| ™ ( (™, 1) )
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We deal with the two addends separately. For the former, since the function f™! solves
(3.20), t > C/n and |logt|/logn — 1 as n — oo, Lemma 3.16 gives

1
lim

1
E mh2 g } =—.

For the latter, by Cauchy-Schwarz inequality we have

1
lim sup E [/ IV ot (M(u"’t’c, Nt - 1) dm} <
D

n—oo logmn

. 1 n,t|4 1/2 . n,t,c -1 2 1/2
< hzn_}solép@lﬁl[/D\Vf ]dm] JLII;OE[/D(M(IL )7t -1) dm]

which converges to 0 by Lemma 3.16 and Lemma 3.12.
Recalling (4.1), we deduce

1
1- E W2 n,t,c m) < —.
fmsup {o W3 (p™"m)] <

In conclusion

E [Wg(,u",m)} < (12_706) +2(1+ a1 [Cy; + (diam D)%)y

lim sup
n—oo 108N

and the thesis follows letting first v+ — 0 and then o — 0. O

4.2 Lower bound

Theorem 4.5 (Lower bound, d = 1). Assume that ultracontractivity holds with d = 1
and that Np(8) < max{1,Cpd—1} for every § > 0. Then

l%gan[Wg(u",m)} > — Z l
Aca(A)\{0}

Proof. Fix ¢ € (0,1), n € (0,1) and let t = t(n) = n~'n=24. By Proposition 3.9 the
complement of the event

A=A, =<sup——= <7 4.2
1= = {0 < (42)
has infinitesimal probability as n — oco. By the contractivity assumption we have

W3 (" m) > W3 (™!, m).

Therefore it is sufficient to estimate lini inf n E[W3 (1™, m)x4,] from below. By duality,
n—oo

T 2
éwfwwzsup{ Jorants [ gam| @)+ gt0) SM}

2
d(z,y)?

. (4.3)
=sup{/Dfd\;E +/D(f+9)dm ‘ f(fﬂ)+9(y)§T}-
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Let f™! be the solution to (3.20) and define f = —f™!/\/n, so that [|Af||, <7 in the
event A,, and we can estimate thanks to (3.3)

e

2K~t _ 1
2 ‘

I(Af) ¥l + V£l < w(n) (4.4)

with w(n) — 0 as n — 0. To this function f we associate the potential g given by
Corollary 3.3, hence we get (still in the event A,)

drmt

\/ﬁ
) V£ _ _
e ”/D—2 dm /DfAfdm—

wm\ 1
- (1 _E ) —/ IV 72 dm.
2 nJp

SR > [ (f+gyam [

v

Thus, by Lemma 3.15,

1 o n o n
5 ol iminfrn K [WZQ(M ’t,m)XA,,] > lim inf B [XA,, /D|Vf ’t|2dm]

> lim E [/ \Vf"’tlzdm] —limsupE
D n—00

s [ V72 ]

n—o0o
_ 1
A€o (A)\{0} A
because
o1\ 1/2
limsup E [XAC / |V ot dm} < lim sup P(A; )2 <E [</ |Vf”’t|2dm> ]) =0
n—00 T JD n—00 ’ D
by Hoélder inequality and (3.26). The thesis follows letting n — 0. O

Theorem 4.6 (Lower bound, d = 2). Assume that ultracontractivity holds with d = 2
and that Np(8) < C5~2 for every 6 > 0. Then

1
o 2/ n S =
llnrr_1>10réfIE [WQ (u ,m)} ogn = 1
Proof. By Proposition 3.10, for any n € (0,1) there is v > 0 such that, if we let
t =t(n) = yn~llogn, the event 4, in (4.2) satisfies P(A7) < C/n, for n large enough
and some C > 0 independent of n. As in the previous proof, thanks to contractivity it
is sufficient to estimate from below

E [W3(u™", m)xa,] -

lim inf
n—00 log n

Let f™' be the solution to (3.20) and define f = —f™"/\/n, so that [|Af||, <7 in the
event A,. To this function f we associate the potential g given by Corollary 3.3, hence
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thanks to the duality formula (4.3) we can estimate (in the event A,)
1
SR m) > [ (1 49)
D

2
Z—e“(")/ mdm_/ fAfdm
D 2 D

wm\ 1
_ (1 -~ ) —/ V742 dm
2 n Jp

with w(n) as in (4.4). Since t > C/n for some positive constant C and |logt|/logn — 1,
from Lemma 3.16 we get

1 LN n n,t|2

> lim E {/ |Vf”t|2dm} —— —limsupE {XAC/ |V 2 dm] —
logn logn

1
log n

n—00 n—00
1
4w
because
hmsupE [XAc / |Vf"t| dm} <
logn
1 1/2
< lim sup P(AS) /2 ( U v dm} 2) iy
n—00 D (10g n)
by Holder inequality and (3.28). In conclusion we have
liminf —— & [W3 (4", m)| > =
n—00 ]ogn 2 ’ ~ A7
and the thesis follows letting n — 0. O

Remark 4.7. In this remark we sketch the proof of the concentration property (1.5), see
also [LO1], [BL16] for more details and references. Notice also that the concentration
property, when written in terms of deviation from the expectation, holds independently
of the convergence of the renormalized expectations as n — oo.

It is well-known since the seminal paper [GM83] that the spectral gap assumption
is stable under tensorization and implies exponential concentration, more precisely

o (1) < Ce™ 2V Cser|

with C' numerical constant. Here amyn is the supremum of 1 — m™(A") among all Borel
sets A with m™(A) > 1/2, where A" is the open r neighbourhood of A. Now, the basic
observation is that the mapping L, associating to (z1,...,x,) € D™ the empirical
measure is n~'/2-Lipschitz, if in the target space P (D) we use the distance Ws. By

1/2
looking at the inclusion L 1(A™) D (L;*(A))"™"  between enlargements, this gives that

n
the concentration function agn of (Ly)xm™ satisfies

agn(r) < Ce 2V Csenr,
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By standard arguments (passing through the deviation from the median), this expo-
nential concentration leads to the inequality

Q"({v : |G(v) — E[G]| > r} < C'e 2V 0,

for some new numerical constant C’, for any 1-Lipschitz function G : (D) — R. Using
G(v) = Wa(v,m) and Cavalieri’s formula we then get that Z,, = Wy(u™, m) satisfy

e
E[|Z, — E[Z,]]*] < / se”*ds,

~ 2Cn Jo
n
E -
U@ \/;

and, in particular n(logn)~'(E[Z?] — E Zn]2) — 0. Since n(logn) 'E[Z?] — (47)!

n

we obtain that n(logn) ! E[Z,]?> — (47)7!, hence (4.5) gives

li E‘ i, L) —0
n1—>r%o logn n A -

which immediately gives (1.5).
Under the stronger assumption that m satisfies the dimension-free Gaussian concen-
tration property, namely

so that

] ¢ /OO se *ds (4.5)

2ng logn

amn (1) < Ce "

with ¢, C' > 0, the concentration estimate (4.5) can be improved to O((logn)~2). The
dimension-free Gaussian concentration property is implied by the logarithmic Sobolev
inequality, and the latter holds for compact Riemannian manifolds without boundary
and with a positive lower bound on Ricci curvature (see for instance [LO1]), as the
2-dimensional sphere.

4.3 The bipartite case

We prove now the bipartite part of Theorem 1.1. It will be convenient to introduce a
notation (€2, P) for the underlying probability space.

Lemma 4.8. Let D C R? be a compact set and assume that m € P(D) is absolutely
continuous w.r.t. the Lebesque measure. The L?(D,m; D)-valued maps

Q5w TH®W Q3w T W
providing the optimal maps from m to p™(w) and v"™(w) are measurable and independent.

Proof. The independence of (X;,Y;) easily implies that the two measure-valued random
variables p"(w), v"(w) are measurable and independent, where in Z(D) we consider
the Borel o-algebra induced by the topology of weak convergence in duality with C'(D).
Now, recalling Proposition 2.1, since independence is stable under composition with
continuous functions the statement follows. O
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Proposition 4.9. Let D C R be a bounded domain. For alln > 1 one has
2/, n n\| __ 2/, n " 2
E W3, v")] =2 [Wi(u", m)| 2 D’E 7" (2) = 2]| dm(z).  (4.6)
Proof. If S,T : Q@ — L?(D, m;R?) are independent, one has the identity

2| [ (5°@). T @) dm(a)| = [ E5*@) BT @) dn). (@)

We sketch the argument of the proof: if S = Xe, T = Ne¢/, with A\,\ : Q — R?
and e, ¢’ orthogonal unit vectors of L?(D,m), then A and X' are independent and (4.7)
reduces to E[(\, \')] = (E[A], E[N]). By bilinearity, (4.7) still holds if S and 7T take their
values in the vector space generated on R¢ by a finite orthonormal set {ey,...,ex} of
L?(D,m). By a standard projection argument, and by approximation, we recover the
general result.

For all w € Q the plan (T#" ) T"" ) m is a coupling between " (w) and v™(w).
Hence (omitting for simplicity the dependence on w) and using (4.7) with S = T#»,
T = T"" one has

E [Wﬁ(u",u")] <E U \T“" -
D

Qdm}
_E UD (‘T“” (@) a4+ |17 (@) — o 21" (@) 2.7 (@) - x>> dm(m)]
— 2E [W} (" m)] - 2 [/Dw” (@) — 2, 7" (2) — ) dm(m)]

= 2B (W3 m)] - z/D]E (7 (2) — ][ dm(z),

where we used that E [WZ(u", m)] = E [WZ(¥™, m)] since u" and v™ have the same
law. O

In particular, combining the inequality in (4.6) (neglecting for a moment the nega-
tive term in the right hand side) with the first part of Theorem 1.1, we obtain

lim sup E {W22T2 (u™, V")} < lim sup
n—oo 108N ’ n—oo 108N

n n 1
E {W22,[0,1}2(M ,V ):| < % (48)

Next, we deal with lower bounds. It will be sufficient, by a comparison argument,
to provide the lower bound only in the flat torus.

Proposition 4.10. Let D = T2. Then

lim inf
n—oo logn

1
2/ n .n
E (W3, v")] > o (4.9)
Proof. Similarly to the proof of Theorem 4.6, for n € (0,1) we introduce the event

n,t n,t
P e Y

yeD /1N



whose probability tends to 1 as n — oco. By the contractivity assumption in Wy we
have W3 (u™, v™) > e2KIW2 (™t ™), therefore it is sufficient to study the asymptotic
behaviour of

E |:W22(Mn7t? Vn,t)XAn:| .

To this end, we let f™! be the solution to (3.20), g™ the solution to the same
equation with s™! in place of r™! and h™! = f™t — g™t Define h = —h™!/\/n, so
that Ah = —(r™* — s™")/\/n and ||Ah||, < 7 in the event A,. To this function h we
associate the potential k given by Corollary 3.3, hence we can estimate (in the event
A,, with w(n) defined as in (4.4) with f replaced by h)

1
_WZQ(Mn,t’Vn,t) 2/ hdﬂn7t+/ kdyn’t
2 D D

:/D(h+k) dm+/l)h7d(rn’;%sn’t) +/D(h+/<;)dj;

h2 dgmt
z—ew(")/ mder/\Vh\deJr/(thk) >
D 2 D D

Vn
e\ 1 ds™?
1— - n,t|2 _ /
< - n/D\Vh Pam—| [ 0

v

Since h + k < 0, we have

/D(h+k) \"”/j_j

therefore, still in the event A,

h2
S—n/(h—i—k:)dmgne“(”)/ ﬂdm,
D D 2

1 wm\ 1
SWEG,vm) > (1 ~(1+n)° ) = [ v dm.
2 2 n.Jp

The proof now concludes as before, noticing that, by independence of p™ and v,
B[ [ [V dn]
D
=E| [ [vram| | [ [V dn| 28| [ (977,95 dn]
D 5 ;
ol for ]l ]
b D
=2E [/ ]an,tP dm} — 2/ E[fn,t] E[s"f] dm =2E [/ ’vfn,tIQdm:|
D 5 A

and

E[/ \Vh”’t\‘ldm] <16E U \Vf"vt\“dm] O
D D
From the previous result we get

lim inf
n—00 log n

£ [W22,[0,1]2(M"7 V")} > lim inf

1
2 n .n -
minf B Wi ()] = o

which, combined with (4.8), concludes the proof (1.3). By looking at (4.6) we see also
that (1.4) holds, and this concludes the proof of Theorem 1.1.
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5 A new proof of the AKL lower bound

In this section we see how a minor modification of the ansatz of [CLPS14] provides a
new proof of the lower bound in [AKT84], written in terms of expectations; the upper
bound follows immediately from Theorem 1.1 and Hélder inequality.

The following real analysis lemma is well known, we state it for the case of the flat
torus. Its proof (see for instance [AF84]) can be obtained by considering the sublevel
sets of the maximal function of |Vh|.

Lemma 5.1 (Lusin approximation of Sobolev functions). For all p > 1, h € H'P(T9)
and all X > 0 there exists a \-Lipschitz function ¢ : T — R with

m({h # ¢}) < 2

r) /Td\Vhyp dm. (5.1)

Theorem 5.2. If D = T? one has

. . n n n
hgggfﬂlognE[Wl(u V") > 0.

By the triangle inequality, the same holds for the matching to the reference measure.

Proof. As in the proof of the lower bound for p = 2 we can use contractivity, reducing
ourselves to estimating from below the Wasserstein distance between the regularized
measures ™' = u™'m, vt = v™'m. Let M > 0 be fixed and set ¢(n) = M+/n~1logn.
Let t = t(n) = yn~!logn with v sufficiently large and let h™¢ be as in the proof of the
lower bound in the case p = 2, so that h = h"™!//n satisfies

U Vh? dm} -5 (5.2)

Denote by ¢ the ¢(n)-Lipschitz function provided by Lemma 5.1. We denote by E,, the
set {h # ¢} and from (5.1) and (5.2) we obtain the estimates

C(2,2) 2C(2,2)
E [m(En)] < 7053 | [l am] < 50

lim
n—00 ]og n

for n large enough, so that we can use Holder inequality and (3.28) to get, for some

positive constant C' > 0,
Cl
B[ [ VA dm] < 35" 5.3
for n large enough. Another application of Holder’s 1nequality yields

1/2 C logn
< 2 1/2 g ‘
E[/Enwmdm} _E[/Enwm dm} Em(B)]"? € 5y 2 (54)

again for some positive constant C' > 0 (possibly larger than the one in (5.3)).
From Kantorovich’s duality formula we get

c(n) W (™", v ’/ (u ’t)dm’:‘/D(Vh,V@
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where we used the PDE Ah = u™! — v™! solved by h. Now we estimate

1 1
W- n,t o n,t > \V4 2 _ / Vh.Vh -V ‘
1(:“’ v ) = c(n) /D‘ h’ dm c(n)‘ En< ha h ¢> dm

By (5.2), the first term is asymptotic to (27M)~1/n~Tlogn. We will see that, for M
sufficiently large, the first term dominates the second one. Indeed, we have

| L (Fhh=Vaydm| < — | [ VB £ [Thctn) dm

Taking expectation, using (5.3) and (5.4) we have the inequality, for n sufficiently large,

1 9 1 1 logn
R <ot 4L ), fleen 0
o [/En\vm + yvmc(n)dm] < C(M2 + MB/Q) -

6 Open problems and extensions

In this section we discuss open problems, the present limitations of our technique, and
some potential generalizations.

Improvements in the case p = d = 2. In this case, the more demanding prediction
of [CLPS14] is

lim (

n—oo \ logn
This is still open, in this connection notice also that our technique for the lower bound
requires t = yn~!tlogn with v sufficiently large, while necessarily in the upper bound
one is forced to take t = yn~!logn with v small. Other open problems regard the dis-

tribution of the random variables &Wg (1™, v™) and the matching problem involving

more general reference measures m (the Gaussian case could be interesting, replacing
the heat semigroup with the Ornstein-Uhlenbeck semigroup).

™

E [W;(,u”, u”)} - QL) logn € R.

Different powers and dimensions. Our proof in the case d = 2 exploits the extra
room given by the logarithmic correction to the “natural” scale n=1/%. Let us discuss
the difficulties coming from p # 2 and d > 2 separately, of course the problem is even
more challenging if both things happen.

If d =2 and p = 1, we have already seen in Section 5 that the proof can be adapted
to obtain the tight lower bound of [AKT84]. Via Holder’s inequality, one obtains the
tight upper and lower bounds also for 1 < p < 2, and we believe that also the case
p > 2 could be covered, by estimating [|Vf”7t|k} with & large integer (we did this for
k = 2,4). On the other hand, proving convergence of the renormalized expectations
seems to require a more precise scheme, since the gradients of solutions to the Monge-
Ampere equation describe the optimal transport map 71" only when p = 2; in this vein,
one could consider (see [AGS08, Theorem 6.2.4]) the linearizations of

2
T=1d-|Ve|1Vp,  pi(T)det(VT) = po.
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In the case p = 1, an alternative PDE possibility could be given by the construction of
the transport density via a g-laplacian approximation in [EG99], ¢ — oo, which led to
the first rigorous proof of the optimal transport map for Monge’s problem.

If p =2 and d > 2, the prediction of [CLPS14] is that

n2/d| [Wg(ﬂn’yn)] ey = 2_7%:2”71+2/d +0(n71+2/d)’
where ¢4 is not conjectured and the coefficient £ is explicitly given in terms of the Epstein
function. However, our regularization technique seems to fail, at least for the purpose
of computing ¢4 (namely proving convergence of the renormalized expectations). For
instance, from (3.22) we get E [|Vf”7t|2} ~ t179/2 and therefore choosing t = yn~2/3
one is led to the estimate (even assuming that the factor due the logarithmic mean can
be neglected) from above of E[WZ(u"”, m) with a term behaving like

Capyn~2/3 4 Oy =4/2=2/3,

Therefore, it is not clear how to let v — 0 to eliminate the cost due to the short time
regularization.

A class of abstract metric measure spaces. We already noticed that in our proof
the geometry of the domain enters only through the properties of the heat semigroup
P, with homogeneous Neumann boundary conditions. As a matter of fact, let us briefly
indicate how our proof works, still in the case N = 2, for the class RCD*(K, N) of
“Riemannian” metric measure spaces (X, d, m), extensively studied and characterized in
[AGS15], [AMS15], [EKS15]. This class of possibly nonsmooth metric measure spaces,
includes for instance all compact Riemannian manifolds without boundary, or “con-
vex” manifolds with boundary, namely manifolds having the property that geodesics
between any two points do not touch the boundary (as it happens for compact convex
domains in RY). The class RCD*(K, N) can be characterized either in terms of suit-
able K-convexity properties w.r.t. Ws-geodesics (of the logarithmic entropy for N = oo
[AGS15], of power entropy [EKS15] or nonlinear diffusion semigroups [AMS15] in the
case N < o), or in terms of Bochner’s inequality, very much in the spirit of the
Bakry-Emery theory (see [BGL14] for a nice introduction to the subject). In the very
recent work [JLZ14], all regularizing properties of P; needed for our proof to work have
been proved in the context of RCD*(K, N) spaces. The only missing ingredient in this
more abstract framework is the asymptotic expansion of the trace formula provided by
Proposition 3.13, but thanks to (3.23) our results can be stated in terms of the limit

o2Mt
I
L0 Z Alogt

207 \eo(an\ {0}

whenever it exists.
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